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INTRODUCTION
Only 5% of all breast cancer cases are attributed to 
the segregation of germline mutations in high penetrance 
genes within families [1-3]. The two breast cancer genes 
BRCA1 and BRCA2, account for 10-15% of the familial 
risk of breast cancer, while mutations in other high-risk 
genes PTEN, STK11, CDH1, and TP53 or in the moderate-
risk genes ATM, CHEK2, PALB2, explain around 5% of 
familial cases [4]. Thus, the great majority of families 
remain unexplained. Linkage analysis followed by 
positional cloning has been successfully applied to 
identify the high penetrance breast cancer susceptibility 
genes BRCA1 and BRCA2 [5, 6]. Subsequent linkage 
studies have been performed in non-BRCA1/2 families, 
without identifying any novel putative breast cancer 
genes [7-14]. Most other high- or moderate risk genes/
alleles have been identified through a candidate gene 
approach [15-20], while others have been identified 
through their contribution to other cancer syndromes [21, 
22]. Genome-wide association studies, mostly within the 
Breast Cancer Association Consortium (BCAC), have 
identified low-penetrance alleles that explain part of the 
remaining familial breast cancer risk [23]. In total, these 
and other studies so far have identified 94 genetic low risk 
loci, each with a typical relative risk (RR) of less than 
1.2, estimated to contribute in total 14% of the remaining 
familial risk of breast cancer [23]. Over the past a few 
years, whole-exome sequencing has been utilized to search 
for novel breast cancer susceptibility genes, assuming 
that the missing breast cancer heritability can partly be 
attributed to rare risk alleles segregating in families in an 
autosomal-dominant pattern (reviewed in [24]). Despite a 
handful of genes being reported using this technology, the 
vast majority of exome-sequenced cancer families remain 
unsolved [24]. There is evidence that there are more high- 
and low risk alleles to be identified, and that up to 28% of 
the familial risk could be attributed to still unidentified risk 
SNPs [23]. The remaining risk alleles could be rare and 
associated with smaller risks and would thus be difficult 
to find. Nevertheless, it is possible that a traditional 
strategy such as linkage analysis still might give a lead to 
new candidate susceptibility loci. We have used linkage 
and association studies in familial and sporadic breast 
cancer to define a breast cancer susceptibility locus on 
chromosome 6q.
RESULTS
Linkage analysis revealed a 2.8 Mb linked region 
in breast cancer families
In an attempt to identify new breast cancer 
susceptibility loci, a genome-wide linkage analysis was 
conducted in 96 non-BRCA1/2 families with breast or 
breast-ovarian cancer. For most families, there were few 
individuals available for study and no overall significant 
positive logarithm of odds (LOD), heterogeneity LOD 
(HLOD) or nonparametric linkage LOD (NPL LOD) 
scores were obtained for any chromosome [25]. We 
assumed that the families were heterogeneous and likely 
to segregate different risk alleles. Thus, we analyzed 
separately families with at least three affected women 
(high-risk), families with only two cases (moderate-risk) 
and families with breast cancer and other types of cancer 
(putative breast cancer syndromes). There were weakly 
positive LOD scores for the subset of 22 moderate-risk 
families, which showed HLODs above 1 for regions on 
Copyright: Jiao et al. This is an open-access article distributed under the terms of the Creative Commons Attribution License 3.0 (CC BY 
3.0), which permits unrestricted use, distribution, and reproduction in any medium, provided the original author and source are credited.
ABSTRACT
Most non-BRCA1/2 breast cancer families have no identified genetic cause. We 
used linkage and haplotype analyses in familial and sporadic breast cancer cases to 
identify a susceptibility locus on chromosome 6q. Two independent genome-wide 
linkage analysis studies suggested a 3 Mb locus on chromosome 6q and two unrelated 
Swedish families with a LOD >2 together seemed to share a haplotype in 6q14.1. We 
hypothesized that this region harbored a rare high-risk founder allele contributing to 
breast cancer in these two families. Sequencing of DNA and RNA from the two families 
did not detect any pathogenic mutations. Finally, 29 SNPs in the region were analyzed 
in 44,214 cases and 43,532 controls from BCAC, and the original haplotypes in the 
two families were suggested as low-risk alleles for European and Swedish women 
specifically. There was also some support for one additional independent moderate-
risk allele in Swedish familial samples. The results were consistent with our previous 
findings in familial breast cancer and supported a breast cancer susceptibility locus 
at 6q14.1 around the PHIP gene.
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chromosomes 3, 6 and 14 (Figure 1a). Fine-mapping of 
those three regions confirmed and defined the regions 
to 3q25, 6q14 and 14q32. By reanalyzing a previously 
published linkage analysis in 14 large high-risk breast 
cancer families [26] but coding all cancers to define 
affected status, three additional loci showed HLOD scores 
above one, on chromosomes 3, 5 and 6 (Figure 1b). Both 
regions on chromosome 3q and 6q overlapped with those 
obtained in the previous analysis in moderate-risk families.
Fine-mapping of the 6q region was conducted using 
a total of 43 families. Only two unrelated families, 6006 
and 6043, shared a unique 2.8 Mb haplotype between 
the markers D6S1625 and rs2050660 on chromosome 
6q14.1 (Figure 2). Max LOD scores of 1.48 for family 
6006 and 0.78 for family 6043 were observed, which 
were among the highest for the families included in the 
linkage analysis. To assess whether the two families are 
related, we searched the linkage data for other shared 
and possibly linked regions and identified two more, one 
on chromosome 7 and one on chromosome 10. Fine-
mapping of both regions (data not shown) demonstrated 
that the only linked region shared was on chromosome 
6q. Thus, the families were considered not closely related. 
The finding of a shared haplotype in affected cases in 
both families together with the overall weak support 
for a region on 6q was consistent with a susceptibility 
locus within the region defined by the linkage studies, 
and in particular by the 2.8 Mb shared region flanked by 
D6S1625 and rs2050660. The locus on chromosome 6 was 
chosen for further studies.
Mutation screening of the 6q candidate region 
found no clear pathogenic mutation
A mutation screen of one affected member from 
each of 31 families (including 6006 and 6043) with 
positive LOD scores for the region revealed no clear 
pathogenic mutation in any of the six genes within this 
region. RT-PCR of mRNA from two cases from each 
of the two families 6006 and 6043 also did not detect 
any pathogenic mutation. Array comparative genomic 
hybridization (array-CGH) was performed in the two 
families, but no copy number alteration was observed 
in the candidate region. Eleven common variants were 
identified in the two families (Table 1).
Figure 1: Linkage analysis revealed genomic regions with HLOD score above one in: a) families with moderate risk of 
breast cancer and b) High risk breast cancer families with other types of cancer.
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Association studies revealed different risk 
haplotypes in Swedish breast cancer cases and 
controls
The 11 variants were used to assess whether the 
two families’ haplotype was associated with breast 
cancer risk. We first performed a pilot study using the 31 
linked familial cases included in the mutation screen and 
95 healthy controls and found one rare risk-associated 
haplotype (estimated frequency 7.7% in cases and 0.3% 
in controls, odds ratio (OR) = 26.5, p = 0.0005). Although 
the haplotype was not the same as in the two original 
families, the existence of a risk haplotype among the 
Swedish families suggested a Swedish founder mutation 
at this locus.
In the next larger association study, 9 of 11 SNPs 
were successfully genotyped in 800 breast cancer cases 
and 1,750 healthy controls. There was no risk haplotype 
found by comparing all cases to all controls. However, 
one rare (3%) risk haplotype was suggested (p = 0.03) 
when the analysis included only the 496 familial breast 
cancer cases versus all 1,750 controls. This result weakly 
supported the hypothesis of a risk factor in the region, 
although the haplotype was still not the same as that seen 
in the two original families.
Association studies verified the risk haplotypes 
and identified new candidates in European breast 
cancer cases and controls
To search for additional support for the region and 
for the two families’ haplotype, we selected SNPs from an 
extended region around these 11 markers to be included 
in a custom genotyping array project (iCOGS) of BCAC 
(http://bcac.ccge.medschl.cam.ac.uk/). In total 29 SNPs in 
the region from rs9343798 to rs7768535 were successfully 
genotyped in 100,165 BCAC samples (including 50,009 
cases and 50,156 controls) as well as in the two original 
families (6006 and 6043) to search for a confirmation of 
the hypothesized risk haplotype identified in these two 
families.
The familial 29-SNP risk haplotype in the respective 
families was identical except for two markers (Table 2). 
After excluding studies of Asian women, BCAC data from 
44,214 cases vs. 43,532 controls was first analyzed as a 
whole for a haplotype using the 29 markers, and next the 
following sub-analyses were studied, postmenopausal (age 
> 60, 16,878 cases), early onset (age < 50, 12,305 cases), 
estrogen receptor (ER) positive (26,546 cases) and ER 
negative (7,194 cases). Two risk haplotypes were found 
for all BCAC, one (I) same as in family 6006 (Table 2). 
The 6006 haplotype (I) was also associated with risk of 
breast cancer before age 50. The second haplotype (II) 
was associated with risk of ER-positive disease. A third 
haplotype (III) was associated with risk of ER-positive 
and late-onset (after age 60) breast cancer, and a fourth 
haplotype (IV) was suggested in ER-positive disease 
only (Table 2). Thus, the sub-analysis of ER-positive 
breast cancer using BCAC data identified three different 
haplotypes (Table 2).
The Swedish BCAC studies are the most likely to 
have included patients with a Swedish founder mutation 
with risk haplotypes around it. In the SASBAC study 
(1,163 cases vs. 1,378 controls) recruiting postmenopausal 
cases, the same haplotype as in family 6043 was associated 
with breast cancer risk (Table 2). In the KARBAC study 
(722 cases vs. 662 controls) with a predominance of 
familial breast cancer cases, it was suggested a different 
susceptibility haplotype, and also a higher associated risk 
compared to the other risk haplotypes (Table 2). Finally, 
the third Swedish study pKARMA (4,553 cases vs. 5,537 
controls), with consecutive cases from a mammography 
cohort, suggested yet another risk-associated haplotype 
(Table 2). The result altogether further supported the 
Table 1: Sequence variants shared by families 6006 and 6043 from Sanger sequencing.
Genomic variantsa dbSNP ID Gene Variant type MAFb
chr 6: 79595097 A>G rs6908105 IRAK1BP1 Synonymous 0.27
chr 6: 79656562 A>T rs2275291 PHIP Synonymous 0.24
chr 6: 79656570 C>T rs2275290 PHIP Synonymous 0.28
chr 6: 79657391 C>T rs1984195 PHIP Synonymous 0.51
chr 6: 79664440 A>G rs9443632 PHIP Intronic 0.52
chr 6: 79664748 A>G rs10455356 PHIP Intronic 0.52
chr 6: 79675701 T>C rs9350797 PHIP Missense p.L1093P 0.22
chr 6: 79679577 T>C rs7742431 PHIP Synonymous 0.55
chr 6: 79695029 G>A rs1890229 PHIP Intronic 0.52
chr 6: 79707923 G>A rs11752126 PHIP Intronic 0.39
chr 6: 79752792 T>C rs9343863 PHIP Intronic 0.51
a Genomic coordinates were based on GRCh37.
b Minor allele frequency (MAF) obtained from the 1000 Genomes Project.
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hypothesis of a breast cancer risk locus on chromosome 
6q14.
The risk-associated haplotype identified using 
KARBAC was not studied further since the 29 SNPs were 
only genotyped in non-related individuals and relatives 
from the two original families. We hypothesized that 
the distribution of risk haplotypes of different sizes over 
a locus could reflect one or several risk alleles. Thus, 
we performed a haplotype analysis in KARBAC on 
sliding windows over the 29 SNPs. The result suggested 
the existence of one risk allele in the PHIP gene 
(Supplementary Figure 1a). Sliding-window haplotype 
analyses were also performed for the whole BCAC and 
the other Swedish studies SASBAC and pKARMA (Table 
2 and Supplementary Figure 1). The BCAC risk haplotype 
I (in BCAC and in BCAC < 50), same as the one in family 
6006, showed a similar result as in KARBAC, one risk 
allele in the PHIP gene (Supplementary Figure 1b). The 
almost same risk haplotype, originally identified in family 
6043 and observed using SASBAC data, instead suggested 
involvement of one locus in the 5’-part of the PHIP gene 
as well as another locus proximal to PHIP (Supplementary 
Figure 1c). The same analysis for the other haplotypes 
BCAC (II, III and IV) and pKARMA suggested three 
Table 2: Candidate risk haplotypes identified in BCAC and three Swedish studies in comparison to the familial 
haplotypes. 
Candidate risk haplotypes
Frequency 5.1% 5.0% 8.3% 9.0% 1.7% 1.7% 1.3% 21.3% 1.7% 5.6%
OR 1.06 1.09 1.04 1.04 1.11 1.12 1.13 1.19 1.93 1.24
p-value 0.03 0.02 0.04 0.04 0.05 0.02 0.02 0.01 0.02 0.006


















SASBAC KARBAC pKARMA>60 y
rs9343798 G G G G A A A A A G A G
rs7760429 G G G G G G G G A G A G
rs9350774 G G G G A A A A A G A G
rs9448560 G G G G G G G G G G G A
rs1507152 G G G G G G G G G G A A
rs9361440 A A A A C C A A A A A A
rs9343824 G G G G A A A A G G A A
rs6454084 G G G G G G G G G G G A
rs955765 G G G G G G G G G G A G
rs9352664 A A A A C C C C A A C C
rs9361459 A A A A A A G G A A G G
rs9448595 G G G G G G G G G G G G
rs2275290 G G G G G G A A G G A G
rs10943606 C C C C C C C C C C A C
rs9350797 A A A A A A G G A A G A
rs10943611 A A A A G G A A A A A A
rs1415862 A A A A A A A A A A A G
rs1415863 G G G G G G G G G G G A
rs12208915 G G G G G G G G G G A G
rs9448607 A A A A G G G G A A G G
rs11754374 C C C C C C A A C C A C
rs10455120 A C A A A A A A A C A A
rs12197385 C A C C C C C C C A C C
rs1415310 A A A A G G G G A A G G
rs9443645 A A A A G G G G A A G G
rs12208017 A A A A A A C C A A C A
rs9361491 G G G G A A A A G G A G
rs6454096 G G G G G G A A G G A G
rs7768535 G G G G G G A A G G A G
The two families are different on markers rs10455120 and rs12197385, implicated by underlines. Sub-analyses on 
postmenopausal (>60 y), early onset (<50 y), ER positive (ER+) and negative (ER-) cases were performed in all four studies. 
Estimated haplotype frequency in the control group, OR and association p-value was shown for each risk haplotype. Four risk 
haplotypes revealed in the BCAC study were referred as I, II, III and IV.
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possible loci (BCAC III and pKARMA), one proximal 
to, one in, and one distal to PHIP. The BCAC II and IV 
haplotypes both focus on the suggested risk allele distal to 
PHIP (data not shown).
We had previously tested for mutations in the exonic 
regions over the whole haplotype in the two families 
without finding any candidate mutation. A targeted 
genome sequencing approach was subsequently applied 
to a 2.8 Mb region in the two original families (from 
rs9447790 to rs2655685) and the lack of clear pathogenic 
mutations was confirmed. The two families shared many 
markers in the region of the haplotype. It was not possible 
to define the pathogenic mutation in either of the two 
haplotype regions (Supplementary Table 1).
Figure 2: Pedigrees of the families 6006 and 6043 showing the haplotypes of selected family members (the families’ risk 
haplotype is indicated in grey shade).
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DISCUSSION
The study was based on the early finding that two 
unrelated families shared one haplotype for a risk locus 
on chromosome 6q. It was also hypothesized, based on the 
family history and the design used (linkage analysis), that 
they shared a mutation in a rare, high-risk breast cancer 
gene. In the end, it was clear that they did not share an 
identical haplotype. Family 6006 had one identical to a 
risk haplotype in BCAC, in particular for those with early 
onset and family 6043 was similar to one quite prevalent 
(frequency 21%) haplotype in Swedish postmenopausal 
cases (SASBAC) (Table 2). It was also suggested that the 
families had different mutations, 6006 within the PHIP 
gene and 6043 one or two proximal and distal to the PHIP 
gene (Supplementary Figure 1).
This risk locus on 6q was first the result from two 
different linkage studies in familial breast cancer and 
chosen for further study, not because of a statistically 
significant LOD score, but rather that the locus was 
suggested from two separate studies, and that two 
unrelated families seemed to share a unique haplotype 
at this locus. The lack of statistically significant loci in 
linkage analysis in breast cancer is often seen and perhaps 
results from a complex inheritance pattern in genetically 
unsolved familial breast cancer. Sanger sequencing 
excluded an exome-based mutation at the locus in the 
two families. However, early small association studies 
gave support for a familial risk haplotype in the region. 
This first association study performed using only 31 
samples, selected because of possible linkage to the locus, 
suggested a clear association to this locus (p = 0.0005). 
However, the evidence was much weaker when sample 
sizes increased (p = 0.03). All the time the focus was on 
familial samples, which might explain the difficulties to 
identify the two original families’ haplotypes since they 
are not over-represented among familial samples (Table 
2). It was not until it was possible to study also sporadic 
breast cancer samples within BCAC that evidence was 
found for the families’ haplotypes to act as risk alleles 
in breast cancer. It was most clear in SASBAC with 
postmenopausal cases.
The target for the risk association is between our 
original borders D6S1625 - rs2050660 and in this region 
there are several genes such as HTR1B, MEI4, IRAK1BP1, 
PHIP, HMGN3, LCA5 and SH3BGRL2 as well as several 
different RNAs. The HTR1B gene has been suggested 
to be involved in breast cancer progression [27] and the 
HMGN3 gene has been published to be upregulated in 
breast cancer cell lines [28]. None is currently known to 
be associated with breast cancer risk. We were mostly 
interested in the region of the PHIP gene and have focused 
our investigation around it because of the shared haplotype 
in the two families hypothesized as a risk haplotype over 
this region. In fact, the PHIP gene was suggested to be 
target of the risk allele in KARBAC with familial cases 
and BCAC early onset cases (Supplementary Figure 1a 
and 1b). It has been reported that pleckstrin homology 
domain interacting protein (PHIP) promotes tumor 
metastasis through Akt activation in murine melanoma 
[29]. Forward genetic screen in mice with malignant 
peripheral nerve sheath tumor also identified the PHIP 
gene as a common integration site, indicating its role as 
a candidate driver gene in tumorigenesis [30]. The PHIP 
gene has been associated with melanoma progression, 
and overexpression has been suggested to serve as an 
independent adverse predictor of survival in melanoma 
[29]. To our knowledge there is not yet any study on PHIP 
gene in relation to breast cancer prognosis or risk. We did 
find one unique missense mutation c.A3733G (p.I1245V) 
in one family (6082). This mutation did not segregate in 
affected members in this family. The other two missense 
variants in this gene, rs11547228 (p.T874I) and rs7747479 
(p.G663V), did not show any increased frequency in 
the 48 breast cancers subjected to targeted sequencing 
compared to that in a general population (1000 Genomes 
Project). Although none of the 29 SNPs shows statistically 
significant evidence of being an eQTL in breast mammary 
tissue in GTEx [31], ENCODE project has revealed that 
this locus contains multiple regulatory elements including 
promoters, enhancers, transcription factor binding sites, 
open chromatin regions, DNaseI hypersensitivity sites, 
etc [32]. It is possible that an involvement of the gene is 
related to its expression level.
Linkage analysis typically has been used to find 
high-penetrance disease [4, 5] while association studies 
typically reveal low-penetrance risk loci [23]. Our studies 
were first set up to detect a highly penetrant breast cancer 
susceptibility gene using familial breast cancer. This 
approach was not successful (negative Sanger sequencing 
in all genes in the region) and it was clear that association 
studies might be more powerful than linkage studies 
(statistically significant support for a risk haplotype in 
our early studies). Thus, the candidate region was tested 
using association analysis within the iCOGS project in 
BCAC. The finding of several low risk haplotypes in 
this risk locus demonstrated also different risks, with an 
estimated OR of 1.1 for the common and typical low-risk 
haplotypes in SASBAC and BCAC, while the moderate-
risk haplotype in the familial cohort KARBAC had an 
OR of almost 2 and was rare. Low-risk loci often do not 
involve exonic mutations but are frequently distributed 
over gene-free regions [23], which makes it more difficult 
to clearly define the disease-causing mutation. Thus, no 
clear pathogenic mutation was identified on the haplotype 
with too many candidate mutations over the region.
The project has been carried out over a long period 
and the methods used were appropriate at the time 
(Supplementary Figure 2). The first linkage analysis was 
set up in 1998, completed in 2002 and chose the best 
technique and markers available at the time [25]. The 
second linkage study was completed much later and used 
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more informative markers [26]. Still, in spite of the overall 
lack of positive LOD scores, both studies suggested two 
loci (on chromosomes 3 and 6) with weak evidence, but 
one was of particular interest because of the two families 
with the shared haplotype and early findings of same gene 
expression profiles in tumors (unpublished data).
Linkage analysis has shown its limitations to define 
novel loci for a heterogeneous and complex disease, such 
as breast cancer [7-14, 25, 26]. Association studies will 
typically provide evidence for low-risk alleles and the 
clinical impact of these alleles are yet to be determined 
[23]. Today next-generation sequencing presents new 
opportunities to use direct sequencing of patients with 
familial breast cancer [33-36]. We have used several 
strategies to study a small region on chromosome 6q14 
and found support for a breast cancer susceptibility locus, 
related to the PHIP gene, with low and moderate risk 
profiles. Further studies of patients with the identified 
haplotypes and their tumors will be necessary before 
it is possible to estimate the importance of this locus. 
Haplotype analysis in populations with a homogenous 
genetic background will be valuable to further define this 
locus.
MATERIALS AND METHODS
Families for linkage studies and cases for 
association studies
Non-BRCA1/2 breast cancer families were recruited 
through the Cancer Counseling Clinic at the Karolinska 
University Hospital, Solna, Sweden. The first linkage 
study involved 272 members from 96 non-BRCA1/2 
breast cancer families, including 232 breast cancer patients 
(age of diagnosis 30-72 years, mean 54.7 years). These 
families were selected if two or more first- or second-
degree relatives were affected with only female breast 
cancer, and if the proband had counseled a two to four 
times increased risk for the disease compared to the 
normal population, no age limitation required. Twenty of 
these families have two affected cases, 42 families have 
three cases, 24 families have four cases, eight families 
have five cases and two families have six cases, with an 
average of 3.2 cases per family. Nine of the families were 
breast-ovarian cancer families. No other types of cancer 
were presented in this set of families.
The second linkage study was based on the cohort of 
14 large hereditary non-BRCA1/2 breast cancer families 
with also other cancers in the family [26]. DNA was 
available from 96 family members, including 50 affected 
by breast cancer. Linkage analysis tested patients were 
grouped as breast cancer families where only breast 
cancer cases were coded as affected, and also using cancer 
syndrome criteria wherein patients having breast, cervical, 
endometrial, colorectal, prostate or any other cancers were 
coded as affected.
The association studies used 300 familial cases 
identified and recruited as described above and 500 
consecutive breast cancer cases from a breast cancer clinic 
at Södersjukhuset in Stockholm [37]. The consecutive 
cases were recruited at diagnosis and can be categorized 
as familial or sporadic cases if a family history of cancer 
was available. Blood samples were obtained from affected 
family members with informed consent. Blood donors 
from the same hospital and cancer-free spouses served as 
controls. Genomic DNAs were extracted using standard 
phenol extraction procedures.
The study was undertaken in accordance with the 
Swedish legislation of ethical permission (2003:460) and 
according to the decision in the Stockholm regional ethical 
committee in Stockholm (Dnr: 1992/207. 1997/205, 
1998/232, 2000/291).
Linkage analysis in 96 breast and breast-ovarian 
cancer families
Genotyping was carried out using Linkage Mapping 
Set v2.0- MD10 (Applied Biosystems). 400 fluorescent-
labeled microsatellite markers covered the whole genome 
with an average resolution of 10 cM. The average 
heterozygosity of these markers was 0.76 in our sample 
set. The amplified fragments were separated on an ABI 
377 automated sequencer (Applied Biosystems) together 
with internal size standard. Electrophoretic data were 
analyzed using GeneScan (v3.1) and Genotyper (v2.0) 
softwares (Applied Biosystems).
Genotyping data were first checked for consistency 
by using PedCheck [38]. Homozygosity tests were 
performed to further check marker quality and genotyping 
errors. Model-dependent multipoint LOD scores were 
generated using GeneHunter v2.1 [39] complemented by 
LINKMAP of FASTLINK [40-42]. Two-point LOD scores 
were performed using the MLINK of the FASTLINK 
package because multipoint LOD scores are always 
affected by flanking markers and marker density. We 
assigned an autosomal dominant inheritance model in the 
linkage analysis, with only female breast cancer as the 
affected phenotype. The gene frequency was set to 0.003. 
Age-dependent penetrance for carriers was applied. The 
penetrance was set to 0.01 for unaffected males, 0.20 for 
unaffected females below 40 years old, 0.40 for unaffected 
females between 40-65 years old and 0.60 for unaffected 
females above 65 years old. Marker allele frequencies 
were estimated by PedCheck from individuals in each 
pedigree. Published map distances from Marshfield [43] 
were used in the analysis. The overall LOD scores were 
maximized to allow for heterogeneity (HLOD). At each 
locus a maximum HLOD and a corresponding estimate of 
the proportion of families linked were obtained.
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Linkage analysis in 14 large breast cancer families 
with other cancers
The second linkage analysis was carried out in 14 
large breast cancer families with other cancer types using 
a previously published approach [26] with modifications. 
We defined affected status as: 1) breast cancer only; 2) 
breast cancer and other cancers in two separate analyses, 
in order to search for additional evidence of risk loci 
associated with breast cancer.
Fine-mapping of the chromosome 6q14 locus 
following linkage analyses
Markers were selected throughout the chromosome 
6q14 region revealed by the linkage analyses for fine-
mapping in additional breast cancer families. Primers 
for the markers were obtained from dbSTS (http://www.
ncbi.nlm.nih.gov/projects/dbSTS/) and were labeled with 
6-Fam Fluorescein modification at the 5’ end of forward 
primers. The amplified markers were analyzed on an ABI 
Prism 377, 3130xL or 3500xL Genetic Analyzer (Applied 
Biosystems). Softwares GeneScan (v3.1R), GeneMapper 
(v3.7 or 4.1) and GenoTyper (v2.0) was used to analyze 
the peaks.
Sanger sequencing of linked familial breast cancer 
samples
Genomic DNA from one affected member from 
each of the 31 families with positive LOD scores for 
the linked region, including families 6006 and 6043, 
was PCR-amplified and sequenced for the six genes 
within this region (HTR1B, IRAK1BP1, PHIP, HMGN3, 
C6ORF152 and SH3BGRL2) for all exons including exon/
intron boundaries, 5’ and 3’ UTR sequences and putative 
promoter regions. All genes were successfully amplified 
and sequenced. RT-PCR analysis was carried out using 
mRNA from EBV-transformed lymphocytes from two 
cases in each of the families 6006 and 6043 to detect 
aberrant splicing patterns or large insertions / deletions.
Copy number analysis by array-CGH
A custom array-CGH was designed for exon specific 
analysis of deletions and duplications in the chromosome 
6 region (77462539-80350534). Agilent Technologies 
Suredesign was used to design a targeted 4x180K 
array (Oxford Gene Technologies, Oxfordshire, UK). 
Experiments were performed at the Department of Clinical 
Genetics at Karolinska University Hospital, Stockholm, 
Sweden according to the manufacturer’s protocol. 
Slides were scanned using the Agilent Microarray 
Scanner (G2505C, Agilent technologies, USA). Raw 
data were normalized using Feature Extraction Software 
(10.7.3.1, Agilent Technologies, USA), and log2 ratios 
were calculated by dividing the normalized intensity in 
the sample by the mean intensity across the reference 
sample. The log2 ratios were plotted and segmented by 
circular binary segmentation in the CytoSure Interpret 
software (Oxford Gene Technology, Oxfordshire, UK). 
Oligonucleotide probe positions were annotated to Human 
Genome Assembly hg19.
Association study using 9 SNPs from Sanger 
sequencing
Nine variants (shared sequence variants in family 
6006 and 6043) used for the association study in 800 cases 
and 1750 controls were rs2275291, rs2275290, rs1984195, 
rs9443632, rs10455356, rs9350797, rs7742431, rs1890229 
and rs11752126 genotyped by DeCODE, Iceland.
Genotyping of BCAC samples
Genotyping within BCAC and iCOGS used a 
custom Illumina array with 211,155 SNPs. Genotyping, 
allele calling, quality control and principal components 
analysis for the iCOGS study are described in detail in 
Michailidou et al. [23]. In total 29 SNPs were successfully 
genotyped for the 6q region. Haplotype association 
analysis was performed on the whole BCAC study as 
well as on three Swedish subpopulations independently. 
Haplotype frequency was estimated for all but Asian 
samples and for all 29 markers. P-values were calculated 
by Plink v.1.07 [44].
Capture sequencing
Capture sequencing of 48 familial breast cancer 
patients was performed by Axeq Technologies, USA 
using a SureSelect target enrichment process followed by 
100 bp paired-end sequencing on an Illumina HiSeq2000 
sequencer. After sequencing, bioinformatics analysis of 
the FASTQ files included alignment of sequence reads to 
the reference human genome (GRCh37/hg19) using BWA 
and SAMTools, applying GATK [45-47] base quality 
score recalibration, indel realignment, duplicate removal, 
variant calling and annotation (dbSNP and 1000 Genome 
Project).
Abbreviations
SNP: single nucleotide polymorphism; NPL: non-
parametric linkage; LOD: logarithm of odds; HLOD: 
heterogeneity LOD; OR: odds ratio; MAF: minor allele 




XJ performed haplotype association studies, 
analyzed capture sequencing results and participated in 
writing the draft. QD, LL, PM and SvH performed linkage 
analysis. RM, BK and VK performed fine-mapping 
analysis. SP, TA, JR, BK, TL and QD participated in 
genotyping. SP, PM, LL and QD performed Sanger 
sequencing. CA and RM developed methodologies for and 
carried out the linkage analysis. SM and LS contributed 
breast cancer samples. JT provided bioinformatics support. 
JL performed array-CGH tests. AL conceptualized 
and designed the study, was in charge of acquisition 
of data, discussion of the results, writing and revising 
the manuscript and took overall coordination and 
responsibility of the study. Other authors have contributed 
through participation in the iCOGS study within BCAC.
ACKNOWLEDGMENTS
We are grateful to the patients who contributed 
to this study. We thank Charles M. Perou, Anne-Lise 
Børresen-Dale and Lambert Skoog for their valuable 
contribution.
The iCOGS study would not have been possible 
without the contributions of the following: Andrew 
Berchuck (OCAC), Rosalind A. Eeles, Ali Amin Al Olama, 
Zsofia Kote-Jarai, Sara Benlloch (PRACTICAL), Antonis 
Antoniou, Lesley McGuffog and Ken Offit (CIMBA), 
Andrew Lee, and Ed Dicks, Craig Luccarini, and the 
staff of the Centre for Genetic Epidemiology Laboratory, 
the staff of the CNIO genotyping unit, Daniel C. Tessier, 
Francois Bacot, Daniel Vincent, Sylvie LaBoissière and 
Frederic Robidoux and the staff of the McGill University 
and Génome Québec Innovation Centre, Sune F. Nielsen, 
Borge G. Nordestgaard, and the staff of the Copenhagen 
DNA laboratory, and Julie M. Cunningham, Sharon 
A. Windebank, Christopher A. Hilker, Jeffrey Meyer 
and the staff of Mayo Clinic Genotyping Core Facility. 
Acknowledgements of individual BCAC studies are listed 
in the Supplemental Note.
CONFLICTS OF INTEREST
The authors declare that they have no competing 
interests.
FUNDING
The study was supported by grants provided 
by the Swedish Cancer Society (Cancerfonden), the 
Stockholm County Council (ALF project), the Swedish 
Research Council (Vetenskapsrådet), the Stockholm 
Cancer Society (Radiumhemsfonderna) and Bert von 
Kantzows and Nilsson-Ehle’s foundations. BCAC is 
funded by Cancer Research UK (C1287/A16563, C1287/
A10118), the European Union’s Horizon 2020 Research 
and Innovation Programme (grant numbers 634935 and 
633784 for BRIDGES and B-CAST respectively), and 
by the European Community´s Seventh Framework 
Programme under grant agreement number 223175 (grant 
number HEALTH-F2-2009-223175) (COGS). Funding 
for the iCOGS infrastructure came from: the European 
Community’s Seventh Framework Programme under 
grant agreement n° 223175 (HEALTH-F2-2009-223175) 
(COGS), Cancer Research UK (C1287/A10118, C1287/
A10710, C12292/A11174, C1281/A12014, C5047/A8384, 
C5047/A15007, C5047/A10692, C8197/A16565), the 
National Institutes of Health (CA128978) and Post-Cancer 
GWAS initiative (1U19 CA148537, 1U19 CA148065 
and 1U19 CA148112 - the GAME-ON initiative), the 
Department of Defence (W81XWH-10-1-0341), the 
Canadian Institutes of Health Research (CIHR) for the 
CIHR Team in Familial Risks of Breast Cancer, Komen 
Foundation for the Cure, the Breast Cancer Research 
Foundation, and the Ovarian Cancer Research Fund. 
Funding of individual BCAC studies is listed in the 
Supplemental Note.
REFERENCES
1. Lichtenstein P, Holm NV, Verkasalo PK, Iliadou A, 
Kaprio J, Koskenvuo M, Pukkala E, Skytthe A, Hemminki 
K. Environmental and heritable factors in the causation 
of cancer—analyses of cohorts of twins from Sweden, 
Denmark, and Finland. N Engl J Med. 2000; 343: 78-85. 
doi: 10.1056/NEJM200007133430201.
2. Nathanson KL, Wooster R, Weber BL. Breast cancer 
genetics: what we know and what we need. Nat Med. 2001; 
7: 552-6. doi: 10.1038/87876.
3. Stratton MR, Rahman N. The emerging landscape of breast 
cancer susceptibility. Nat Genet. 2008; 40: 17-22. doi: 
10.1038/ng.2007.53.
4. Lalloo F, Evans DG. Familial breast cancer. Clin Genet. 
2012; 82: 105-14. doi: 10.1111/j.1399-0004.2012.01859.x.
5. Hall JM, Lee MK, Newman B, Morrow JE, Anderson LA, 
Huey B, King MC. Linkage of early-onset familial breast 
cancer to chromosome 17q21. Science. 1990; 250: 1684-9. 
doi: 
6. Wooster R, Neuhausen SL, Mangion J, Quirk Y, Ford 
D, Collins N, Nguyen K, Seal S, Tran T, Averill D, et al. 
Localization of a breast cancer susceptibility gene, BRCA2, 
to chromosome 13q12-13. Science. 1994; 265: 2088-90. 
doi: 
7. Bergman A, Karlsson P, Berggren J, Martinsson T, Bjorck 
K, Nilsson S, Wahlstrom J, Wallgren A, Nordling M. 
Genome-wide linkage scan for breast cancer susceptibility 
loci in Swedish hereditary non-BRCA1/2 families: 
suggestive linkage to 10q23.32-q25.3. Genes Chromosomes 
Cancer. 2007; 46: 302-9. doi: 10.1002/gcc.20405.
Oncotarget13www.impactjournals.com/oncotarget
8. Gonzalez-Neira A, Rosa-Rosa JM, Osorio A, Gonzalez E, 
Southey M, Sinilnikova O, Lynch H, Oldenburg RA, van 
Asperen CJ, Hoogerbrugge N, Pita G, Devilee P, Goldgar 
D, et al. Genomewide high-density SNP linkage analysis 
of non-BRCA1/2 breast cancer families identifies various 
candidate regions and has greater power than microsatellite 
studies. BMC Genomics. 2007; 8: 299. doi: 10.1186/1471-
2164-8-299.
9. Hartikainen JM, Tuhkanen H, Kataja V, Dunning AM, 
Antoniou A, Smith P, Arffman A, Pirskanen M, Easton 
DF, Eskelinen M, Uusitupa M, Kosma VM, Mannermaa 
A. An autosome-wide scan for linkage disequilibrium-
based association in sporadic breast cancer cases in eastern 
Finland: three candidate regions found. Cancer Epidemiol 
Biomarkers Prev. 2005; 14: 75-80. doi: 
10. Huusko P, Juo SH, Gillanders E, Sarantaus L, Kainu T, 
Vahteristo P, Allinen M, Jones M, Rapakko K, Eerola H, 
Markey C, Vehmanen P, Gildea D, et al. Genome-wide 
scanning for linkage in Finnish breast cancer families. 
Eur J Hum Genet. 2004; 12: 98-104. doi: 10.1038/
sj.ejhg.5201091.
11. Oldenburg RA, Kroeze-Jansema KH, Houwing-Duistermaat 
JJ, Bayley JP, Dambrot C, van Asperen CJ, van den 
Ouweland AM, Bakker B, van Beers EH, Nederlof PM, 
Vasen H, Hoogerbrugge N, Cornelisse CJ, et al. Genome-
wide linkage scan in Dutch hereditary non-BRCA1/2 breast 
cancer families identifies 9q21-22 as a putative breast 
cancer susceptibility locus. Genes Chromosomes Cancer. 
2008; 47: 947-56. doi: 10.1002/gcc.20597.
12. Rosa-Rosa JM, Pita G, Urioste M, Llort G, Brunet J, Lazaro 
C, Blanco I, Ramon y Cajal T, Diez O, de la Hoya M, 
Caldes T, Tejada MI, Gonzalez-Neira A, et al. Genome-
wide linkage scan reveals three putative breast-cancer-
susceptibility loci. Am J Hum Genet. 2009; 84: 115-22. doi: 
10.1016/j.ajhg.2008.12.013.
13. Smith P, McGuffog L, Easton DF, Mann GJ, Pupo GM, 
Newman B, Chenevix-Trench G, kConFab I, Szabo 
C, Southey M, Renard H, Odefrey F, Lynch H, et al. A 
genome wide linkage search for breast cancer susceptibility 
genes. Genes Chromosomes Cancer. 2006; 45: 646-55. doi: 
10.1002/gcc.20330.
14. Thompson D, Szabo CI, Mangion J, Oldenburg RA, 
Odefrey F, Seal S, Barfoot R, Kroeze-Jansema K, Teare D, 
Rahman N, Renard H, Mann G, Hopper JL, et al. Evaluation 
of linkage of breast cancer to the putative BRCA3 locus on 
chromosome 13q21 in 128 multiple case families from the 
Breast Cancer Linkage Consortium. Proc Natl Acad Sci U 
S A. 2002; 99: 827-31. doi: 10.1073/pnas.012584499.
15. Erkko H, Xia B, Nikkila J, Schleutker J, Syrjakoski K, 
Mannermaa A, Kallioniemi A, Pylkas K, Karppinen SM, 
Rapakko K, Miron A, Sheng Q, Li G, et al. A recurrent 
mutation in PALB2 in Finnish cancer families. Nature. 
2007; 446: 316-9. doi: 10.1038/nature05609.
16. Malkin D, Li FP, Strong LC, Fraumeni JF, Jr., Nelson CE, 
Kim DH, Kassel J, Gryka MA, Bischoff FZ, Tainsky MA, 
et al. Germ line p53 mutations in a familial syndrome of 
breast cancer, sarcomas, and other neoplasms. Science. 
1990; 250: 1233-8. doi: 
17. Meijers-Heijboer H, van den Ouweland A, Klijn J, 
Wasielewski M, de Snoo A, Oldenburg R, Hollestelle A, 
Houben M, Crepin E, van Veghel-Plandsoen M, Elstrodt F, 
van Duijn C, Bartels C, et al. Low-penetrance susceptibility 
to breast cancer due to CHEK2(*)1100delC in noncarriers 
of BRCA1 or BRCA2 mutations. Nat Genet. 2002; 31: 55-
9. doi: 10.1038/ng879.
18. Pharoah PD, Guilford P, Caldas C, International Gastric 
Cancer Linkage C. Incidence of gastric cancer and breast 
cancer in CDH1 (E-cadherin) mutation carriers from 
hereditary diffuse gastric cancer families. Gastroenterology. 
2001; 121: 1348-53. doi: 
19. Seal S, Thompson D, Renwick A, Elliott A, Kelly P, 
Barfoot R, Chagtai T, Jayatilake H, Ahmed M, Spanova 
K, North B, McGuffog L, Evans DG, et al. Truncating 
mutations in the Fanconi anemia J gene BRIP1 are low-
penetrance breast cancer susceptibility alleles. Nat Genet. 
2006; 38: 1239-41. doi: 10.1038/ng1902.
20. Swift M, Reitnauer PJ, Morrell D, Chase CL. Breast 
and other cancers in families with ataxia-telangiectasia. 
N Engl J Med. 1987; 316: 1289-94. doi: 10.1056/
NEJM198705213162101.
21. Bignell GR, Barfoot R, Seal S, Collins N, Warren W, 
Stratton MR. Low frequency of somatic mutations in the 
LKB1/Peutz-Jeghers syndrome gene in sporadic breast 
cancer. Cancer Res. 1998; 58: 1384-6. doi: 
22. Lynch ED, Ostermeyer EA, Lee MK, Arena JF, Ji H, Dann 
J, Swisshelm K, Suchard D, MacLeod PM, Kvinnsland S, 
Gjertsen BT, Heimdal K, Lubs H, et al. Inherited mutations 
in PTEN that are associated with breast cancer, cowden 
disease, and juvenile polyposis. Am J Hum Genet. 1997; 
61: 1254-60. doi: 10.1086/301639.
23. Michailidou K, Beesley J, Lindstrom S, Canisius S, Dennis 
J, Lush MJ, Maranian MJ, Bolla MK, Wang Q, Shah M, 
Perkins BJ, Czene K, Eriksson M, et al. Genome-wide 
association analysis of more than 120,000 individuals 
identifies 15 new susceptibility loci for breast cancer. Nat 
Genet. 2015; 47: 373-80. doi: 10.1038/ng.3242.
24. Chandler MR, Bilgili EP, Merner ND. A Review of Whole-
Exome Sequencing Efforts Toward Hereditary Breast 
Cancer Susceptibility Gene Discovery. Hum Mutat. 2016; 
37: 835-46. doi: 10.1002/humu.23017.
25. Du Q, Luo L, von Wachenfeldt A, Kockum I, Luthman 
H, Lindblom A. No evidence for a familial breast cancer 
susceptibility gene at chromosome 13q21 in Swedish breast 
cancer families. Int J Cancer. 2002; 98: 799-800. doi: 
26. Marikkannu R, Aravidis C, Rantala J, Picelli S, Adamovic 
T, Keihas M, Liu T, Kontham V, Nilsson D, Lindblom A. 
Whole-genome Linkage Analysis and Sequence Analysis of 
Candidate Loci in Familial Breast Cancer. Anticancer Res. 
2015; 35: 3155-65. doi: 
Oncotarget14www.impactjournals.com/oncotarget
27. Kopparapu PK, Tinzl M, Anagnostaki L, Persson JL, Dizeyi 
N. Expression and localization of serotonin receptors in 
human breast cancer. Anticancer Res. 2013; 33: 363-70. 
doi: 
28. Su YA, Yang J, Tao L, Nguyen H, He P. Undetectable and 
Decreased Expression of KIAA1949 (Phostensin) Encoded 
on Chromosome 6p21.33 in Human Breast Cancers 
Revealed by Transcriptome Analysis. J Cancer. 2010; 1: 
38-50. doi: 
29. De Semir D, Nosrati M, Bezrookove V, Dar AA, Federman 
S, Bienvenu G, Venna S, Rangel J, Climent J, Meyer 
Tamguney TM, Thummala S, Tong S, Leong SP, et al. 
Pleckstrin homology domain-interacting protein (PHIP) 
as a marker and mediator of melanoma metastasis. Proc 
Natl Acad Sci U S A. 2012; 109: 7067-72. doi: 10.1073/
pnas.1119949109.
30. Rahrmann EP, Watson AL, Keng VW, Choi K, Moriarity 
BS, Beckmann DA, Wolf NK, Sarver A, Collins MH, 
Moertel CL, Wallace MR, Gel B, Serra E, et al. Forward 
genetic screen for malignant peripheral nerve sheath tumor 
formation identifies new genes and pathways driving 
tumorigenesis. Nat Genet. 2013; 45: 756-66. doi: 10.1038/
ng.2641.
31. Consortium GT. The Genotype-Tissue Expression (GTEx) 
project. Nat Genet. 2013; 45: 580-5. doi: 10.1038/ng.2653.
32. Consortium EP. An integrated encyclopedia of DNA 
elements in the human genome. Nature. 2012; 489: 57-74. 
doi: 10.1038/nature11247.
33. Gracia-Aznarez FJ, Fernandez V, Pita G, Peterlongo P, 
Dominguez O, de la Hoya M, Duran M, Osorio A, Moreno 
L, Gonzalez-Neira A, Rosa-Rosa JM, Sinilnikova O, 
Mazoyer S, et al. Whole exome sequencing suggests much 
of non-BRCA1/BRCA2 familial breast cancer is due to 
moderate and low penetrance susceptibility alleles. PLoS 
One. 2013; 8: e55681. doi: 10.1371/journal.pone.0055681.
34. Hilbers FS, Meijers CM, Laros JF, van Galen M, 
Hoogerbrugge N, Vasen HF, Nederlof PM, Wijnen JT, 
van Asperen CJ, Devilee P. Exome sequencing of germline 
DNA from non-BRCA1/2 familial breast cancer cases 
selected on the basis of aCGH tumor profiling. PLoS One. 
2013; 8: e55734. doi: 10.1371/journal.pone.0055734.
35. Park DJ, Lesueur F, Nguyen-Dumont T, Pertesi M, 
Odefrey F, Hammet F, Neuhausen SL, John EM, Andrulis 
IL, Terry MB, Daly M, Buys S, Le Calvez-Kelm F, et 
al. Rare mutations in XRCC2 increase the risk of breast 
cancer. Am J Hum Genet. 2012; 90: 734-9. doi: 10.1016/j.
ajhg.2012.02.027.
36. Thompson ER, Doyle MA, Ryland GL, Rowley SM, 
Choong DY, Tothill RW, Thorne H, kConFab, Barnes DR, 
Li J, Ellul J, Philip GK, Antill YC, et al. Exome sequencing 
identifies rare deleterious mutations in DNA repair genes 
FANCC and BLM as potential breast cancer susceptibility 
alleles. PLoS Genet. 2012; 8: e1002894. doi: 10.1371/
journal.pgen.1002894.
37. Margolin S, Werelius B, Fornander T, Lindblom A. BRCA1 
mutations in a population-based study of breast cancer in 
Stockholm County. Genet Test. 2004; 8: 127-32. doi: 
10.1089/gte.2004.8.127.
38. O’Connell JR, Weeks DE. PedCheck: a program for 
identification of genotype incompatibilities in linkage 
analysis. Am J Hum Genet. 1998; 63: 259-66. doi: 
10.1086/301904.
39. Kruglyak L, Daly MJ, Reeve-Daly MP, Lander ES. 
Parametric and nonparametric linkage analysis: a unified 
multipoint approach. Am J Hum Genet. 1996; 58: 1347-63. 
doi: 
40. Cottingham RW, Jr., Idury RM, Schaffer AA. Faster 
sequential genetic linkage computations. Am J Hum Genet. 
1993; 53: 252-63. doi: 
41. Lathrop GM, Lalouel JM, Julier C, Ott J. Strategies for 
multilocus linkage analysis in humans. Proc Natl Acad Sci 
U S A. 1984; 81: 3443-6. doi: 
42. Schaffer AA, Gupta SK, Shriram K, Cottingham RW, Jr. 
Avoiding recomputation in linkage analysis. Hum Hered. 
1994; 44: 225-37. doi: 
43. Broman KW, Murray JC, Sheffield VC, White RL, Weber 
JL. Comprehensive human genetic maps: individual and 
sex-specific variation in recombination. Am J Hum Genet. 
1998; 63: 861-9. doi: 10.1086/302011.
44. Purcell S, Neale B, Todd-Brown K, Thomas L, Ferreira 
MA, Bender D, Maller J, Sklar P, de Bakker PI, Daly MJ, 
Sham PC. PLINK: a tool set for whole-genome association 
and population-based linkage analyses. Am J Hum Genet. 
2007; 81: 559-75. doi: 10.1086/519795.
45. DePristo MA, Banks E, Poplin R, Garimella KV, Maguire 
JR, Hartl C, Philippakis AA, del Angel G, Rivas MA, 
Hanna M, McKenna A, Fennell TJ, Kernytsky AM, et al. 
A framework for variation discovery and genotyping using 
next-generation DNA sequencing data. Nat Genet. 2011; 
43: 491-8. doi: 10.1038/ng.806.
46. McKenna A, Hanna M, Banks E, Sivachenko A, Cibulskis 
K, Kernytsky A, Garimella K, Altshuler D, Gabriel S, 
Daly M, DePristo MA. The Genome Analysis Toolkit: a 
MapReduce framework for analyzing next-generation DNA 
sequencing data. Genome Res. 2010; 20: 1297-303. doi: 
10.1101/gr.107524.110.
47. Van der Auwera GA, Carneiro MO, Hartl C, Poplin R, 
Del Angel G, Levy-Moonshine A, Jordan T, Shakir K, 
Roazen D, Thibault J, Banks E, Garimella KV, Altshuler 
D, et al. From FastQ data to high confidence variant calls: 
the Genome Analysis Toolkit best practices pipeline. 
Curr Protoc Bioinformatics. 2013; 43: 11 0 1-33. doi: 
10.1002/0471250953.bi1110s43.
